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Abstract: Multi-omics strategies are indispensable tools in the search for new anti-tuberculosis
drugs. Omics methodologies, where the ensemble of a class of biological molecules are measured
and evaluated together, enable drug discovery programs to answer two fundamental questions.
Firstly, in a discovery biology approach, to find new targets in druggable pathways for target-based
investigation, advancing from target to lead compound. Secondly, in a discovery chemistry approach,
to identify the mode of action of lead compounds derived from high-throughput screens, progressing
from compound to target. The advantage of multi-omics methodologies in both of these settings is
that omics approaches are unsupervised and unbiased to a priori hypotheses, making omics useful
tools to confirm drug action, reveal new insights into compound activity, and discover new avenues
for inquiry. This review summarizes the application of Mycobacterium tuberculosis omics technologies
to the early stages of tuberculosis antimicrobial drug discovery.
Keywords: mycobacterium; tuberculosis; drug discovery; genomics; transcriptomics; proteomics;
metabolomics; lipidomics; target identification; mechanism of action; antimicrobial drug resistance
(AMR)

1. Introduction
Tuberculosis (TB) remains one of the top 10 causes of death worldwide, with 10 million new cases
and 1.4 million deaths in 2018. The problem of antimicrobial drug resistance (AMR) is rising, with drug
resistance associated with 3.4% of new TB cases globally and up to 50% of previously treated cases in
some areas of the world [1]. The discovery of new drugs to treat Mycobacterium tuberculosis (M.tb) is
challenging, with only pretomanid, delamanid and bedaquiline marketed for use in the last 40 years
despite sustained international efforts [2]. Multiple logistical and physiological factors contribute to
the difficulty of this task (reviewed eloquently elsewhere [3–5]). They include biosafety constraints of
working with a slow-growing pathogenic bacterium, heterogeneity of clinical disease and bacterial
phenotypes in vivo, intracellular and extracellular M.tb sites, drug penetration into lung pathology, the
lipid-rich M.tb cell wall as a barrier to drug uptake and intrinsic drug resistance, limited number of
validated drug targets, the requirement for combination drug therapy, and the length and cost of clinical
trials. Omics technologies aim to measure and evaluate together the ensemble of molecular entities by
biological class to understand the contribution of each component. Whatever the category of molecule
under investigation, the key advantage of omics approaches is that they are unsupervised, and thus
less biased by dogma, which is valuable for overcoming drug development bottlenecks [6,7]. Omics in
a hypothesis-generating discovery biology setting, is an excellent means of identifying new targets for
drug discovery. In a compound-first (discovery chemistry) approach, liberated from reductionist assays,
omics technologies are useful tools to reveal or confirm drug mode of action. Mycobacterial omics are
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applicable throughout the drug development process from initial drug discovery to preclinical and
clinical stages, at each step describing the action of compounds, derivatives, and formulations on M.tb.
For example, identifying target drift or off-target effects during lead optimization, or characterizing
drug resistance conferring mutations in clinical trials.
This review summarizes the application of M.tb omics strategies in the early stages of the
discovery of new drugs for TB, incorporating genomics (DNA), transcriptomics (mRNA), proteomics
(proteins), metabolomics (metabolites) and lipidomics (lipids). The review is not intended to be
comprehensive—omics are now fully established in most drug discovery settings—but aims to
highlight landmark and interesting approaches to the TB drug development problem. The review
centers on omics applied directly to M.tb, using examples from other mycobacterial models only to
illustrate groundbreaking discovery tools. We focus on (a) target identification, in this context the
recognition of potentially druggable pathways worthy of drug discovery efforts in a target-based
approach; (b) mode of action studies, often aimed at progressing hits from whole cell compound
screening strategies on the long road to the TB clinic (Figure 1).

Figure 1. The application of omics tools to antimicrobial drug discovery pathways. In a discovery
biology approach, omics methodologies are used early in the process to identify new targets for
investigation. In a discovery chemistry setting, omics techniques are useful further down the road to
identify mechanism of action of lead compounds.

2. Genomics
2.1. Target Identification
The M.tb H37Rv genome was sequenced in 1998, revealing ~4000 potential drug targets, of which
~50% were assigned a tentative function [8,9]. M.tb H37Rv was selected for sequencing as the type
strain for M.tb. M.tb H37 was isolated from a patient in 1905 and serially passaged in the laboratory,
a resulting strain was named H37Rv, with “R” standing for rough morphology and “v” for virulent [8].
It has become a commonly used laboratory strain of pathogenic M.tb, a genomic reference for clinical
isolates, and a starting point for drug discovery. Since then, comprehensive whole genome sequencing
of M.tb clinical isolates recovered from patients with TB has uncovered a core genome and mapped the
accumulation of single nucleotide polymorphisms (SNPs) in protein coding genes [10]. Comparative
genomics has also enabled drug specificity (across microbial species) and toxicity (to mammals) to be
anticipated, based on the presence or absence of target protein coding sequences. The application of
genomics to M.tb has therefore provided a framework of potential drug targets. Manipulation of gene
function, through gene inactivation strategies, has aided recognition of pathways that are essential to
M.tb in different microenvironments, thus highlighting targets for drug discovery programs [6].
Gene deletion methods designed to generate unmarked single gene knockout mutants have
been employed alongside global approaches using transposons (Tn) to inactivate gene function [11].
Tn libraries are generated by disrupting genes through random insertion of a transposon throughout the
genome, then applying a selective pressure to measure gene essentiality. DNA microarrays were initially
used to map the changing abundance of thousands of Tn mutants, transposon site hybridization
(TraSH) [12]; more recently coupled to whole genome sequencing (Tn-seq) for greater genomic
resolution [13]. Tn mutant screening has been used to map the genetic pathways required for growth
of M.tb and Mycobacterium bovis Bacillus Calmette-Guérin (BCG) in vitro [14]. Here, a Himar1 based Tn
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delivery method using a transducing bacteriophage generated a library of ~100,000 independent clones.
A total of 614 genes essential for in vitro growth were found to be evenly distributed throughout the
mycobacterial chromosome. In addition, many genes that were shown to be essential for growth
appeared to be co-transcribed in operons. Essential genes were identified in amino acid, co-factor and
nucleic acid biosynthesis pathways; genes of unknown function were also classified as essential.
Many genes assumed to be essential that were predicted to be involved in cell wall and protein
metabolism were shown to be dispensable. This is likely due to functional redundancy; for example,
purT and purN both offer alternative pathways for purine de novo biosynthesis and so neither gene
was essential [15], providing valuable information that allows non-essential targets to be dropped from
drug discovery portfolios. A fundamental pathogenic trait of M.tb is the ability to survive and replicate
in phagocytes, avoiding phagosome-lysosome fusion and adapting to an intracellular lifestyle [16].
Therefore, to define pathways that are essential for intra-macrophage survival, Barczak et al. mapped
genes required for intracellular growth using high content imaging alongside multiplexed cytokine
analysis of macrophages infected with M.tb Tn mutant libraries [17]. Systematic, multiparametric
analysis of M.tb Tn mutants impaired for intracellular growth identified functional relationships
between M.tb Tn mutants and macrophage cytokine profiles. The authors showed that production
and export of the complex lipid, phthiocerol dimycocerosate (PDIM), was required for the secretion
of ESX-1 substrates and permeabilization of the phagosome, revealing key virulence determinants,
alongside defining pathways that are essential to the metabolism of intracellular bacilli, identifying
potential targets for drug discovery. Plainly, Tn mutant libraries will only identify genes that are
essential in the model under investigation, successful drug targets are likely required to be essential
across several different conditions to mimic the variety of microenvironments encountered by M.tb
during natural infection.
Gene deletion or inactivation results in the absence of gene product, this may not be reflective of
drug action, where complete inhibition of protein function may not occur [18]. Conditional expression
strategies that reduce rather than abrogate protein function may better represent drug action,
and crucially allows essential gene targets to be investigated in the laboratory. Conditional expression
using inducible promoter systems (for example, Tet ON/OFF or Pip ON/OFF) allow the expression of
essential genes to be increased or reduced to understand gene function, model drug target inhibition
and genetically-validate drug targets. The utility of such an inducible gene expression system was
highlighted by Johnson et al. where M.tb mutants depleted for 474 essential genes (termed hypomorphs)
were screened against a large pool of potential inhibitors, allowing for >8.5 million chemical-genetic
interactions to take place [19]. An episomally-encoded sspB gene was introduced to control protein
degradation via a carboxyl-terminal fused DAS-tag. In addition, a 20 nucleotide “barcode” was
introduced to facilitate enumeration by sequencing the barcoded PCR products derived from the
mutants when pooled. The expression of SspB was controlled by a TetON promoter that was induced
in response to anhydrotetracycline; by using TetON promoters with varying strengths, the level
of gene product targeted for degradation by the SspB gene could be titrated. Primary screening
using this hypomorph methodology identified over 10-fold more hits than whole cell screening wild
type M.tb. As expected, well known antimicrobial drug classes showed interactions with specific
hypomorphs, such as fluoroquinolones with their target GyrA, as well as rifampicin with the β subunit
of RNA polymerase. This screening approach identified 39 inhibitors that targeted cellular components
that are already clinically-validated antimicrobial drug targets; DNA gyrase, mycolic acid synthesis,
and folate biosynthesis, targeted by the fluoroquinolones, isoniazid, and para-amino-salicylic acid,
respectively [20]. The 39 compounds were either novel chemical entities or known compounds with
re-purposed activity, such as the plant alkaloid tryptanthrin. In addition to finding novel inhibitors for
well-validated targets, hypomorph screening also identified inhibitors against novel cellular targets.
Johnson et al. demonstrated that strains hypomorphic for the putative efflux pump EfpA were inhibited
by the compound BRD-8000 (MIC 6 µM) but this compound showed no activity against wild type M.tb
(MIC ≥ 50 µM). Subsequent chemical optimization improved activity of BRD-8000 against wild type
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M.tb to an MIC of 800 nM, an increase of ≥63-fold activity. M.tb spontaneous mutants resistant to this
modified BRD-8000 compound showed a single point mutation in efpA, demonstrating that chemical
modification of BRD-8000 had not altered target specificity.
Clustered Regularly Interspaced Short Palindromic Repeats interference (CRISPRi) has the
potential to revolutionize the field, enabling precise gene silencing to identify and validate drug
targets. A nuclease, dCas9 containing two mutations that eradicate its nuclease activity, is targeted to a
mycobacterial gene of interest by a single guide RNA (sgRNA). Upon binding of the dCas9-sgRNA
complex to the target site, the DNA duplex destabilizes and prevents gene transcription by blocking
RNA polymerase promoter access [21]. Notably, the level of gene silencing can be controlled by varying
the sgRNA length and sequence, this allows fine control of the expression of essential genes where
traditional gene knockout approaches would be lethal. This system has been further optimized to be
induced by doxycycline. This is a lipophilic drug with excellent tissue penetration properties, so that
CRISPRi can be employed across a range of drug screening models including in vitro, intracellular
and animal studies [22,23]. This approach was used to create libraries containing over 90,000 sgRNAs,
generating pools of M.tb strains where the majority of genes have been targeted by CRISPRi, enabling
high throughput screening approaches to be applied. The utility of CRISPRi in target-based drug
discovery was demonstrated through gene silencing of folate metabolism [24]. M.tb and mammals
require folate; however, M.tb must synthesize folate de novo while mammals obtain it through their diet.
The variation in folate metabolism makes this biosynthetic pathway an attractive target for antimicrobial
drug discovery [25]. While this pathway has been targeted in other bacteria with the antimicrobial
drugs trimethoprim, inhibiting dihydrofolate reductase (FolA), and sulfamethoxazole, inhibiting
dihydropteroate synthase (FolP1); the action of these drugs in mycobacteria is less clear. Generation of
folate biosynthesis knockout mutants in mycobacteria has proved challenging, making target validation
difficult for this pathway. Mycobacterium smegmatis is a non-pathogenic mycobacterium frequently
used as a model organism for M.tb due to its low biohazard risk and tractable genomics [26]. Rock et al.
utilized a panel of sgRNAs to generate hypomorphs of folP1, folA and folC (dihydrofolate synthase) in
this model organism to show that these genes were individually essential. If weaker sgRNAs were used
to decrease growth rate rather than inhibit growth completely, there was synergistic growth inhibition,
demonstrating the utility of exploiting multiple targets in this pathway to maximize antimicrobial
drug activity. Translation of the technology to M.tb will yield useful insights into target and pathway
essentiality. One caveat to CRISPRi is the potential for off target effects, where dCas9 binds and silences
genes that were not intended to be targeted. Bioinformatics packages exist that effectively predict this
binding; however, these algorithms may not capture every off-target event [27,28].
2.2. Mode of Action
Advances in next generation sequencing technologies and the continued reduction in cost has
placed whole genome sequencing (WGS) firmly into the drug discovery pipeline from mechanism of
action identification through to monitoring drug resistance post approval [29]. Illumina sequencing
(Illumina Inc., San Diego, CA, USA) generates short sequence reads (typically 150 bp long), and while
the majority of sequencing data generated today is from Illumina platforms, alternative methodologies
are also useful to antimicrobial drug discovery. Long read sequencing (~kilobases), available through
platforms such as PacBio (Pacific Biosciences, Menlo Park, CA, USA) and Oxford Nanopore
(Oxford Nanopore Technologies Ltd, Oxford, UK), are especially suited for sequencing repetitive regions
and structural variations. WGS has been exploited to identify mutations that occur in spontaneous
drug resistant colonies growing on solid agar containing a novel antimicrobial compound of interest,
typically between 5-fold and 10-fold the minimum inhibitory concentration. Using drug exposure as
the selective pressure, this methodology may reveal mutations that affect drug action, in the drug target
itself or in gene functions that influence drug activation or efflux. Andries et al. in the discovery of
bedaquiline, employed WGS of M. smegmatis and M.tb bedaquiline-resistant mutants cultured in vitro
to demonstrate that this diarylquinoline targets the product of atpE; a subunit of the mycobacterial
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ATP synthase anchored in the mycobacterial membrane [30]. Kundu et al. further characterized
this mode of action, showing that bedaquiline binds to the epsilon subunit [31]. Mutations can,
however, be identified in other non-target genes that confer resistance, expanding understanding
of drug action but complicating the interpretation of results. For example, in a murine model of
TB infection, mutations in the putative Xaa-Pro aminopeptidase pepQ were identified that conferred
low level resistance to both bedaquiline and clofazimine, neither of which target PepQ directly [32].
While the function of PepQ remains to be determined in M.tb, Almeida et al. postulated that this
mutation prevented protein degradation of the efflux pump MmpL5, enhancing drug efflux and
inducing resistance to bedaquiline and clofazimine [32].
WGS has also been used to reveal the mechanism of action of repurposed licensed pharmaceuticals
in M.tb. Rybniker et al. identified lansoprazole from the Prestwick library of 1280 FDA approved drugs
as protective to lung fibroblasts in an M.tb intracellular model of infection [33]. Three lansoprazole
resistant mutants were sequenced; each mutant showed the same SNP, a substitution of leucine for
proline, in the β-subunit of the cytochrome bc1 complex gene qcrB, a key element of the mycobacterial
respiratory chain. To demonstrate that exposure to this commonly prescribed proton pump inhibitor
did not select for lansoprazole-resistant M.tb, Rybniker et al. sequenced 13,559 M.tb Complex clinical
isolates revealing only one M. bovis isolate with a mutation in qcrB [34]. Of course, this methodology
to define the target of drugs with unknown mechanisms of action is only fruitful if drug-resistant
colonies can be raised, which is not always the case. This was highlighted in the discovery of the novel
antimicrobial drug, teixobactin from the bacterium Eleftheria terrae. Here, a novel iChip culture method
was used to capture previously unculturable bacteria in their natural soil environment, which led to
the identification of the cell wall-targeting agent teixobactin [35]. Neither Staphylococcus aureus nor
M.tb drug resistant colonies could be generated even at sub-inhibitory concentrations. The authors
hypothesized that this indicated general cell toxicity of the compound; however, no mammalian
cell toxicity was observed. Subsequent biochemical approaches indicated that this compound
exerted its antimicrobial effects through interactions with peptidoglycan pre-cursors—mostly lipid II.
Therefore, the inability to generate spontaneous resistance in vitro is likely due to teixobactin inhibiting
multiple non-protein targets. Like many other antimicrobial drugs, teixobactin was isolated from an
environmental microorganism. It is therefore possible that bacteria in close proximity to E. terrae in
the soil may be resistant to teixobactin, offering a scenario where teixobactin resistance mechanisms
could be discovered [36]. While the inability to detect drug resistance in the laboratory does not
mirror the complexity of TB clinical disease alongside host pharmacokinetic and pharmacodynamic
factors, the concept of resistance-proof antimicrobial drugs is very attractive and could transform the
destructive antimicrobial drug to evolution of drug resistance cycle.
WGS is also shaping our understanding of drug action and drug resistance through the large-scale
sequencing of clinical isolates. Consortia mapping drug-resistance conferring mutations have revealed
novel mechanisms of resistance and potential novel modes of action of existing anti-M.tb drugs in
patients [37]. The CRyPTIC Consortium and the 100,000 Genomes Project obtained over 10,000 M.tb
clinical isolate genomes and associated phenotypes to predict phenotypic drug susceptibility to front
line agents from genome sequence. The authors successfully demonstrated that susceptibility could
be correlated to the presence or absence of specific antimicrobial drug resistance mutations [37].
This approach also exposed mutations with as yet unexplained roles in drug action. For example,
M.tb isolates have been identified with mutations in the mycothiol biosynthetic genes mshA and mshC
that confer high-level resistance to ethionamide and low-level resistance to isoniazid [38]. Mycothiol
is a key detoxifying and reducing molecule with similar functions to glutathione, which is absent in
mycobacteria [39]. Knockout mutants of mshA grew normally in vitro and in immunodeficient mice
but were growth defective in immunocompetent mice [40], and mycothiol-deficient mutants were
less susceptible to ethionamide and isoniazid [41]. Ethionamide and isoniazid are both prodrugs that
target the NADH-dependent enoyl-ACP reductase InhA; however, isoniazid is activated by KatG
and ethionamide by EthA [42,43]. In order to delineate the roles mycothiol biosynthetic genes play
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in isoniazid and ethionamide susceptibility, Xu et al. generated null mutants of each mycothiol
biosynthetic gene in M. smegmatis [44]. M. smegmatis is useful for studying the action of these
two drugs, with their target InhA characterized in this bacterium to have >95% sequence identity
to the M.tb InhA [45]. While the exact role of mycothiol in isoniazid and ethionamide resistance
remains to be determined, the authors hypothesized that mycothiol is involved in the activation of
isoniazid and ethionamide. M.tb KatG, required for isoniazid activation, likely compensates for loss of
mycothiol in some settings, resulting in isoniazid susceptibility and ethionamide drug resistance in
mycothiol-deficient isolates [40]. Understanding the action of current M.tb drugs has direct implications
for the development of new inhibitors. For example, bedaquiline and clofazimine resistance can be
mediated through SNPs in Rv0678, a transcriptional repressor of mmpL5 and mmpS5, which encode an
efflux pump of the resistance-nodulation-division (RND) family [46,47]. SNPs in Rv0678 were detected
in clinical isolates of M.tb with no prior exposure to bedaquiline or clofazimine [48]; meaning that
resistance to bedaquiline was already circulating in M.tb isolates before the new drug was introduced
to the TB clinic. While the authors could not determine the driver of these mutations, they ruled out
rifampicin as a selective pressure. Studies such as these are revealing drug detoxification and efflux
pathways that operate across drug class to reduce efficacy of both existing and new antimicrobial drugs.
To expand the methods available for understanding drug mechanism of action, Melief et al.
constructed a library of M.tb strains overexpressing single genes that could be screened in a
high-throughput format [49]. It was hypothesized that library mutants overexpressing the target of an
antimicrobial drug should be more resistant than wild type M.tb to that particular drug. The library was
constructed cloning each gene downstream of a tetracycline-inducible promoter. The 1733 constructs
covered 40% of protein coding genes in the M.tb genome and contained the majority of annotated
essential genes, as well as genes involved in cell wall and fatty acid biosynthesis, virulence factors,
regulatory proteins and efflux. The functionality of the system was confirmed by screening the
library for resistance to D-cycloserine, which identified the Alr-over-expressing mutant as the only
recombinant strain that grew in the presence of the drug. Over-expression of Alr, a target of the drug,
resulted in a 7-fold increase in the minimum inhibitory concentration of D-cycloserine. This library
represents a new tool to discern targets and pathways that influence drug efficacy of lead compounds
with unknown mechanisms of action.
3. Transcriptomics
3.1. Target Identification
Understanding the mycobacterial transcriptome is key to connecting genome information to
protein target expression, highlighting potentially druggable pathways and bacterial responses to
drug exposure. With the development of whole-genome technologies, such as microarrays and more
recently RNAseq, gene expression studies have been able to capture a snapshot of the total abundance
and differential expression of transcripts present in an organism in various conditions. Transcriptomics
has become an important tool for exploring the biology of M.tb, providing information about adaptive
responses to understand mechanisms of pathogenicity, assign gene function, discover new drug targets
and explore drug action. Transcriptomics in a discovery biology setting has uncovered induction
of potentially druggable pathways involved in β-oxidation of fatty acids, the glyoxylate shunt and
cholesterol metabolism in M.tb replicating intracellularly in macrophages [50,51] and in expectorated
M.tb in patient sputa [52], alongside expression of metal detoxification systems [53,54] amongst
others. Profiling in vitro models of persistence has revealed adaptations to respiratory and metabolic
networks involved in the transition of M.tb between different growth states [55,56] highlighting target
pathways for investigation. RNA signatures from animal models of TB infection [57,58] and human
tissue [59] provide important information on the expression of targets in human disease, enhancing
the prospect of cidal drug action by targeting pathways active in vivo. This is valuable evidence for
drug discovery decision making, since the bactericidal or bacteriostatic inhibition of an essential target
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in vitro does not necessarily predict in vivo drug efficacy. This was demonstrated by Pethe et al. who
identified pyrimidine-imidazoles as potent antimycobacterial agents in a whole cell screen against
M.tb; lead compounds showed activity in vitro but failed to show any inhibition in a murine model
of infection [60]. Compound efficacy was linked to the accumulation of glycerol phosphate and a
reduction in ATP synthesis in the presence of glycerol. Glycerol metabolism is dispensable in vivo and
thus inhibition of this pathway was not cidal in animal models of TB disease. Approaches combining
transcriptomic and gene essentiality datasets offer a multi-omics solution to prioritizing pathways for
further investigation.
3.2. Mode of Action
The transcriptional response of M.tb to antimicrobial drug exposure has improved the
understanding of many drugs, providing new insights for antibiotics currently in use for TB treatment
with known cidal mechanisms, as well as predicting mode of action and the targets of novel compounds.
This unsupervised approach is especially useful for understanding the actions of lead compounds from
high-throughput screens where the mechanism of M.tb killing is entirely mysterious. Comparison of
the M.tb transcriptional response to a novel compound with mRNA signatures derived from drugs
of known function allows broad mode of action to be revealed (Figure 2). In the first study of M.tb
transcriptional adaptations to drug treatment, Wilson et al. used DNA microarrays to explore changes
in gene expression in response to isoniazid [61]. The authors showed that drug exposure induced
several genes relevant to isoniazid’s known mode of action; drug treatment caused the cluster of five
genes encoding type II fatty acid synthase enzymes (fabD-acpM-kasA-kasB-accD6) to be upregulated.
Other induced genes, such as efpA and ahpC not in the biosynthetic pathway targeted by isoniazid,
were linked to the toxic effects of the drug. In subsequent years, several studies have used DNA
microarrays to correlate the mRNA signatures of M.tb exposed to antimicrobial drugs with predicted
mode of action [62–64]. Boshoff et al. generated a dataset of 430 M.tb gene expression profiles to
measure the effect of 75 different drugs, drug combinations and growth conditions [64]. The individual
RNA drug signatures were classified into groups of agents with similar modes of action (protein
synthesis inhibitors, transcriptional inhibitors, cell wall synthesis inhibitors and DNA damaging
agents), which have been used to predict the mechanism of action of antimycobacterial compounds of
unknown function derived from whole cell screening approaches [65–68].

Figure 2. The application of transcriptomics to define drug mode of action. Principle Component
Analysis (PCA) of M.tb responses to seven different drugs (represented by shapes) derived from
RNAseq of 2–3 biological replicates per drug. M.tb mRNA signatures from antimicrobial drugs with
similar mechanisms of action will cluster together.
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Transcriptomics has been applied to investigate the mode of action of drugs now in phase I/II
studies or in the clinic [2]. The M.tb transcriptional signature to benzothiazinone exposure most
resembled that of cell wall inhibitors and ethambutol in particular, providing an early indication that
the compound was targeting cell wall biosynthesis and arabinogalactan synthesis. This was confirmed
to be the case with benzothiazinones inhibiting decaprenyl-phosphoribose-20 -epimerase (DprE1) in
the metabolism of D-arabinose, two steps upstream of the action of ethambutol [7]. RNA profiling
provided fundamental insights to elucidate the molecular mechanism of mycobacterial killing by
pretomanid (formerly PA-824), a nitroimidazole active against both replicating and non-replicating
M.tb, by inhibiting cell wall synthesis and releasing nitric oxide [69,70]. Pretomanid exposure resulted
in a dual signature indicating cell wall inhibition (similar to isoniazid) and respiratory chain disruption
(similar to respiratory inhibitors such as cyanide). While the upregulation of genes such as fasI, the fasII
operon, efpA and iniBAC signposted the aerobic killing mechanism targeting cell wall biosynthesis,
drug efficacy in anaerobic conditions was marked by the induction of the cyd operon encoding the
non-proton-pumping cytochrome bd oxidase, the nitrate reductase narGHIJ and other genes involved
in respiration [71]. RNAseq analysis of the M.tb response to the recently approved nitroimidazole
delamanid (formerly OPC-67683) showed many similarities to the pretomanid signature, highlighting
that respiratory poisoning plays an important role in the bactericidal effect of these compounds in
anaerobic conditions [72].
Boot et al. used RNAseq responses of M.tb and Mycobacterium marinum to subinhibitory
concentrations of ciprofloxacin, ethambutol, isoniazid, streptomycin and rifampicin to select genes
to act as drug mode of action-specific reporters [73]. Concordance between the expression levels of
M.tb and M. marinum upon drug exposure were high for the orthologous genes; however, M. marinum
showed a more distinct stress fingerprint that facilitated simple assays for quick mode of action
determination. Ten drug-specific M. marinum genes were selected and their promoter regions were
cloned into green fluorescent protein (GFP) reporter constructs. As proof of concept that these drug
reporters could accelerate TB drug discovery by identifying the mode of action of hit compounds,
the MMAR_4645-ciprofloxacin reporter and iniBAC-isoniazid reporter were used to screen a library
of 196 antimycobacterial compounds. The screening revealed two compounds to have a mode of
action similar to isoniazid, likely targeting the mycobacterial cell wall, and one compound, similar to
ciprofloxacin, that potentially inhibited DNA replication. Understanding mycobacterial responses
to antimicrobial drugs may also offer new targets to enhance combination therapy. Peterson et al.
used the Environment and Gene Regulatory Influence Network (EGRIN) model and Probabilistic
Regulation of Metabolism (PROM) model of M.tb regulatory systems to demonstrate that bedaquiline
pushed bacilli into a tolerant state that reduced bedaquiline killing [74]. Disruption of this network,
by knocking out key transcription factors (Rv0324 and Rv0880) predicted to mediate this response,
significantly increased bedaquiline killing. Analysis of transcriptome data from M.tb exposed to
antitubercular drugs identified molecules that significantly downregulated the expression of Rv0324
or Rv0880, predicting synergism between bedaquiline and pretomanid through the inhibition of the
Rv0880 regulon by pretomanid. The in vitro combination of sub-inhibitory concentrations of both
drugs showed an additive to mildly synergistic effect, while the effect was eliminated and a strong
antagonism observed when the combinations were tested using a strain over-expressing Rv0880.
Given the vast number of possible drug combinations, this strategy could complement other preclinical
methods and accelerate the discovery of new drug regimens for TB by avoiding combinations with
antagonistic interactions and prioritizing those with synergistic effects.
The interaction between drugs in combination were also explored in the computational model
INDIGO-MTB, with the premise that drug synergy and antagonism occur due to coordinated,
system-level molecular changes involving multiple cellular processes [75]. Using a compendium of
publicly-available and in-house M.tb transcriptional responses to drug exposure in vitro as input,
the model screened in silico more than 1 million potential combinations of 164 drugs, predicting
synergistic and antagonistic regimens featuring 35 existing and potential anti-TB drugs. Combinations
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containing chlorpromazine, a drug used to treat psychiatric disorders, and verapamil, used to
treat hypertension, were highly enriched for synergistic interactions. In contrast, combinations
featuring sutezolid, an oxazolidinone anti-TB drug in phase II trials, were observed to be antagonistic.
Regimens featuring combinations of bacteriostatic and bactericidal drugs, and combinations of
only bactericidal drugs, had significantly more antagonistic interactions than combinations of only
bacteriostatic drugs. The predictions of INDIGO-MTB were validated experimentally in vitro using
checkerboard assays and the high-throughput DiaMOND method and compared to a meta-analysis of
data assembled from 57 phase II clinical trials. The authors found a significant correlation between
INDIGO-MTB interaction scores for drug regimen synergy and sputum culture conversion rates after
8 weeks of treatment. The model also identified Rv1353c as a key transcriptional regulator mediating
multiple drug interactions. The upregulation of Rv1353c in vitro reduced drug antagonism of the
bedaquiline-streptomycin combination, suggesting this transcriptional factor might be targeted to
enhance drug synergies.
Most transcriptional profiling studies map the response of log phase aerobically-respiring bacilli
to drug exposure in vitro, this enables direct comparison between drug signatures from axenic culture,
but misses the complexity of M.tb in vivo phenotypes. Studies by Walter et al. and Honeyborne et al.
have characterized drug responses in patient sputa during standard therapy as a measure of in-patient
drug efficacy, identifying, for example, an isoniazid signature in expectorated bacilli that disappears
after only 3-4 days of the start of drug therapy [76,77].
4. Proteomics
4.1. Target Identification
Due to limitations in the sensitivity of methods and in the complexity of analysis, proteomics is yet
to reach the multifaceted scope of genomics and transcriptomics approaches [78]. However, the variation
between protein abundance and corresponding mRNA abundance, suggests that proteomics provides
a distinct and useful understanding of M.tb physiological responses and target expression [79].
A number of studies have revealed insights into the expression of M.tb proteins intracellularly and
in vivo, confirming the expression of potentially druggable targets. There are broadly two proteomics
strategies, firstly, a top-down approach whereby intact proteins are isolated from a biological sample
and sorted by gel electrophoresis, based on their physical and chemical properties, before identification
by mass spectrometry (MS) [78]. Popular in early proteomic research, this technique typically found
~100 mycobacterial proteins, accounting for approximately 3% of the total M.tb proteome. The second
approach is the bottom-up method, where a total set of proteins are proteolytically cleaved into peptides,
followed by high-performance liquid chromatography and tandem mass spectrometry (LC-MS/MS).
This strategy may quantify many more proteins and track a predefined subset of proteins to greater
sensitivity, however computational resolution of profiles and insufficient sensitivity currently limits
proteomics discoveries [78]. Despite the lag in proteomics compared to other omics, several studies
have revealed new insights into mycobacterial protein expression. Målen et al. compared expression
of M.tb H37Rv and M.tb H37Ra membrane proteins using gel electrophoresis and in-gel digestion of
proteins followed by MS [80]. The authors identified over 1700 proteins expressed in both strains,
29 of which were membrane-associated proteins with >5-fold difference in abundance between
strains. This highlighted expression of potentially druggable proteins associated with transmembrane
transport, complementing genomics and transcriptomics approaches to confirm presence of target
protein, and mapped the expression of efflux systems that might impact drug efficacy. Isobaric tagging
and stable isotope labelling have enhanced the identification and quantification of proteins by mass
spectrometry, enabling more efficient mapping of peptides to protein and allowing comparative
samples to be analyzed simultaneously [81]. Thompson et al. quantified N-terminal acetylation of
cytosolic and secreted proteins in M.tb and M. marinum using an N-terminal enrichment approach
coupled with stable isotope ratio mass spectrometry [82]. The authors identified 211 endogenously
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N-terminally acetylated proteins in M.tb (11% of the total observed proteome); 31.8% of these proteins
were involved in intermediary metabolism and respiration, indicating the importance and abundance
of protein acetylation in mycobacteria. A difference in acylation level was detected in cytoplasmic
and secreted forms of 16 mycobacterial proteins, suggesting that N-terminal acetylation might affect
protein localization. Acetylation was linked to the secretion of virulence factors (ESX substrates)
and antimicrobial drug detoxification systems, signifying N-terminal acetylation as a potentially
druggable pathway in M.tb. Whilst this approach is clearly beneficial for the detection of acetylation in
mycobacteria, consideration should be taken when selecting strains and growth conditions, since these
factors will impact protein enrichment resulting in variation between studies, as demonstrated by the
authors when comparing the proteome of H37Rv with the published literature.
Proteomics has been applied to in vitro models of infection to find new targets for drug discovery.
Albrethsen et al. combined label-free LC-MS/MS and 2D difference gel electrophoresis to reveal
extracellular proteins produced by M.tb under nutrient starvation [83]. The authors identified
proteins involved in toxin-antitoxin (TA) systems, suggesting a role for these systems in the
switch from active to non-replicating metabolic states and proposing that TA systems should be
explored as potential therapeutic targets. Despite RNAseq often being the preferred approach
for such investigations, applying proteomics revealed information regarding protein localization,
binding preferences and post-transcriptional modifications that would not be generated from an
mRNA analysis. M.tb protein expression has been mapped during intracellular infection of alveolar
epithelioid cells and macrophages [84]; comparison of the M.tb protein expression profiles in these
two cell types identified 6 mycobacterial proteins that were differentially expressed in epithelioid cells.
Kruh et al. investigated M.tb protein expression in vivo, identifying 500 unique M.tb proteins that were
expressed in the lungs of guinea pigs [85]. Most abundant were M.tb proteins implicated in cell wall
function and respiration, providing a rational basis for targeted drug discovery against these pathways
active during infection.
4.2. Mode of Action
Proteomics has helped to deconvolute M.tb responses to drug exposure providing insight into
mechanisms of drug action and resistance [86]. Recently, Meneguello et al. used proteomics to
explore the metabolic pathways that contribute to the activity of rifampicin [87]. A small percentage of
rifampicin resistance occurs through mechanisms other than the well-characterized target, β subunit
of RNA polymerase. Proteomic profiling of rifampicin-treated M.tb resulted in the under-expression
of four proteins implicated in cell wall biosynthesis (Ino1, FabD, EsxK and PPE60), suggesting
that rifampicin also affects cell wall synthesis contributing to bacterial death. The authors used
a liquid chromatography-mass spectrometry (LC-MS) approach, assessing small changes to the
M.tb proteome temporally. Consideration should be taken when conducting such experiments
to minimize the introduction of false-positives as a result of weak signals from an analytical
column coupled with a highly sensitive detection platform. Despite these limitations, the authors
reported a protein coverage comparable to other studies that applied nano-liquid chromatography.
Nano-liquid chromatography is becoming an established tool for advanced peptide separation that uses
very narrow columns that are more effective for detecting low abundance compounds [88]. Similarly,
proteomics has been utilized to discern the mode of action of repurposed drugs that inhibit M.tb in vitro.
Sulfamethoxazole, a broad-spectrum antibiotic that primarily targets the folate biosynthesis pathway,
exhibits a synergistic effect when combined with other anti-TB drugs. Sarkar et al. mapped the M.tb
response to sulfamethoxazole exposure using proteomics, identifying induction of oxidative stress
and electron transport chain pathways that suggested an additional mode of action for this drug [89].
Proteomics may also be exploited to determine mechanisms of drug resistance. Putim et al. employed
a shotgun proteomics system to identify proteins secreted in isoniazid- and rifampicin-resistant M.tb
compared to drug-sensitive M.tb. Bacterial cultures were filtered through low binding protein-cellulose
acetate membranes to collect culture filtrate proteins, before sodium dodecyl sulphate-polyacrylamide
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gel electrophoresis (SDS-PAGE), in-gel digestion and LC-MS. Depending on the aim of the study,
consideration in the liquid chromatography (LC) approach should be taken. For example, for high
proteome coverage, or for detecting proteins in low abundance, a 1D gradient for 8 h or a 2D LC
should be used. However, for analysis of a limited sample volume, or where characterization of
low-abundance proteins is not needed, a 1D gradient for 4 h may suffice. In addition, reproducibility
and sample requirements will vary greatly depending on the method used [90]. Differential abundance
of proteins involved in lipid metabolism, proteasome function and ATP-binding cassette transporters
(ABC transporters) between drug-resistant and drug-sensitive strains may reveal novel systems that
influence drug efficacy [91].
5. Metabolomics
5.1. Target Identification
Metabolomics, the analysis of the metabolite network within a biological system, is an indispensable
omics approach for drug discovery, providing information on the potentially druggable processes
occurring in a cell. Metabolomics in a discovery biology setting has elucidated M.tb metabolic pathways
in use in different microenvironments. Carvalho et al. supplemented cultures grown aerobically at 37 ◦ C
with different 13C-labelled carbon substrates followed by LC-MS to separate and identify metabolites,
demonstrating that M.tb co-catabolizes multiple carbon sources simultaneously, through glycolytic,
pentose phosphate and tricarboxylic acid pathways [92]. For example, during co-catabolism of dextrose
and acetate, dextrose was preferentially metabolized into intermediates of glycolysis and the pentose
phosphate pathway, whereas acetate was preferentially used for tricarboxylic acid cycle (TCA cycle)
intermediates. This understanding of the M.tb metabolic network will help to delineate key pathways
and essential metabolites that could be exploited as therapeutic targets. More recently, Serafini et
al. used a similar approach to elucidate the metabolic pathways involved in the assimilation of
pyruvate and lactate in M.tb. Although it is well-established that lipids are important carbon sources
for M.tb during infection, the authors demonstrated a novel function for the methylcitrate cycle,
highlighting that it could be reversed for the biosynthesis of propionyl-CoA and the metabolism
of pyruvate and lactate, identifying new targets for drug discovery efforts [93]. This study is an
excellent example of a multi-omics approach, combining transposon-directed insertion site sequencing,
RNAseq transcriptomics, proteomics and metabolomics, enabling an multi-analyte functional overview
of the carbon metabolism network in M.tb.
Agapova et al. coupled stable isotope tracing of labelled amino acids with mass spectrometry
to elucidate the use of amino acids as a nitrogen source in M.tb [94]. The authors showed that the
co-metabolism of multiple amino acids as nitrogen sources did not improve growth compared to
metabolism of a single source. In addition, several amino acids were utilized as sole nitrogen sources
much faster than ammonium, suggesting that M.tb preferentially metabolizes specific host amino acids
as sources of nitrogen. As such, metabolomics provided insight into the potential for targeting specific
pathways in the M.tb nitrogen metabolic network. The authors also suggested that greater emphasis
should be placed on amino acids as sole carbon sources to better mimic physiologically relevant
conditions found in the host. Borah et al. used 15 N-flux spectral ratio analysis to demonstrate that M.tb
in macrophages has access to multiple amino acids for nitrogen metabolism and identified serine as an
amino acid not available to intracellular bacilli [95]. The proteinogenic amino acid serine that provides
the nitrogen backbone for glycine and cysteine synthesis must be synthesized by intracellular M.tb,
highlighting this pathway, and phosphoserine transaminase in particular, as a novel target for drug
discovery. In a similar target identification application, Dutta et al. used metabolomics to confirm
the role of the stringent response regulator Rel in controlling transition to non-replicating states by
comparing wild type M.tb with an M.tb knockout strain lacking RelMtb , verifying Rel as a potential
anti-TB drug target. The authors then screened a library of compounds against this target, identifying
lead compounds that killed nutrient-starved M.tb [96].
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5.2. Mode of Action
The utility of metabolomics is demonstrated in studies to elucidate the mode of action of novel
compounds. In a high-throughput metabolomics approach, Zampieri et al. evaluated mass spectra
of supernatants from drug-treated M. smegmatis cultures to profile a library of 212 antimycobacterial
compounds with unknown modes of action [97]. The metabolomic signatures were first established
for 62 reference compounds with 17 known targets, before assessing similarity to the test compound
profiles. Over 70% of the 212 compounds could be classified with a known mechanism of action,
whilst 16 compounds resulted in metabolomic profiles dissimilar to the reference compounds. Of these
16 compounds, 6 exhibited a similar metabolomic response suggestive of the inhibition of lipid and
trehalose metabolism. This approach revealed new druggable pathways in M.tb, and importantly
enables drug discovery programs to diversify target pathways, discarding molecules that likely inhibit
targets of existing drugs. In this study, the compounds with unknown mechanisms of action exhibited
modest inhibitory activity against M. smegmatis with unique metabolic patterns that likely reflect
specificity in their underlying modes of action. Whilst further studies should be directed at assessing
the activity and mechanism of action of these compounds in M.tb, this study clearly demonstrates the
utility of this approach to recognize compounds that target novel pathways. In a similar approach,
untargeted metabolite profiling using flow infusion electrospray ion high resolution mass spectrometry
was used to explore the mode of action of pretomanid [98]. The M. smegmatis metabolite profile
after exposure to pretomanid was distinct when compared to ampicillin, ethambutol, ethionamide,
isoniazid, kanamycin, linezolid, rifampicin and streptomycin-treated cultures. Mapping of differentially
abundant metabolites onto pathways highlighted the pentose phosphate pathway, suggesting that
accumulation of the toxic metabolite methylglyoxal may contribute to the antibacterial activity of
pretomanid. A recent LC-MS-based metabolic linkage analysis of bedaquiline-treated M.tb revealed
that, alongside inhibition of ATP synthase, glutamine metabolism was also impacted. Since glutamine
synthesis inhibitors were synergistic in combination with bedaquiline, an indirect secondary effect of
bedaquiline on glutamine biosynthesis was distinguished that could be targeted therapeutically [99].
These approaches demonstrate how metabolomics may be used to elucidate the action of unknown
drugs, and reveal fundamental information about the physiology of M.tb.
6. Lipidomics
6.1. Target Identification
Mycobacteria have unique cell envelopes, high in lipid diversity and abundance, comprising up
to 40% of the bacillus dry weight [100]. Cell wall biosynthetic pathways are the target of many existing
anti-TB drugs; in addition, the sequencing of the M.tb genome revealed many lipid biosynthesis and
polyketide synthase genes that might be exploited as potential therapeutic targets. The study of this
network of cellular lipids within a biological system is broadly categorized in a branch of metabolomics,
known as lipidomics, which examines lipid species that are present and how they interact with other
lipids, metabolites and proteins in a cell [101]. Lipidomics relies on mass spectroscopy, measuring the
mass-to-charge ratio and abundance of gas-phase ions, further characterized into gas chromatography
(GC)-MS, liquid chromatography (LC)-MS and direct infusion-MS [102]. The large diversity of lipids
and the lack of spatial information about the distribution of these moieties within a cell complicates the
inferences from lipidomic experiments [103]. Lipidomics has been employed to discover potentially
druggable lipid biosynthesis pathways based on the M.tb response to the changing environment.
Raghunandanan et al. determined the pattern of M.tb lipid changes in hypoxia-induced dormancy and
resuscitation, showing that lipid concentration drastically decreased during dormancy and gradually
increased again during re-aeration [104]. Several lipids were more abundant in non-replicating
bacteria, revealing potentially targetable pathways [104]. This study demonstrates the potential
of lipidomics to evaluate M.tb in vitro in conditions predicted to mimic in vivo microenvironments.
Compared to conventional high performance-LC, the ultra-performance LC technique provided a much
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greater chromatographic resolution and subsequently faster analysis time [105]. Lipidomics is also
a valuable tool to characterize lipid biosynthetic pathway targets. The fatty acid synthase FAS-II
multi-enzyme system is essential for the biosynthesis of mycolic acids and normal cell wall function in
mycobacteria. It is the target of several antimycobacterial drugs, such as isoniazid, and therefore offers
additional therapeutic potential. To understand the role of HadD, a novel FAS-II enzyme, Lefebvre et
al. analyzed total extractable lipids from M. smegmatis hadD knockout mutants by high-performance
thin-layer chromatography to demonstrate that hadD deletion resulted in the absence of α- and
epoxy-mycolic acids that disrupted the cell envelope and reduced bacterial fitness [106]. Subsequently,
the authors showed that hadD deletion in M.tb resulted in a 63% reduction in keto-mycolic acids,
while overexpression of hadD induced an 87% increase in keto-mycolic acids compared to wild type.
Knockout mutants of hadD were attenuated in a murine model of infection, confirming hadD as a new
target for drug discovery [107].
6.2. Mode of Action
Sharma et al. demonstrated the role for lipidomics in mechanism of action studies by mapping the
impact of the natural antimycobacterial compound vanillin in M. smegmatis. The authors observed that
vanillin changes the composition of fatty acids, glycolipids, glycerophospholipids and saccharolipids
causing disruption of cell membrane homeostasis [108]. Similarly, lipidomic analysis has been
instrumental in investigating the consequences of M.tb drug-resistance conferring mutations to
well-characterized anti-TB drugs [109]. Howard et al. demonstrated that rifampicin-resistant M.tb
isolates with mutations in rpoB exhibited altered lipid profiles dependent on the specific location of the
SNPs [109]. Lipidomic analysis showed that different rpoB SNPs resulted in distinct relative abundances
of short-chain and long-chain fatty acid phthiocerol dimycocerosates (PDIM), which induced alternative
macrophage activation pathways and altered macrophage metabolism. Such analyses are useful not
only to understand the mode of action of a compound, but to deconvolute the consequences of drug
resistance-conferring mutations. Lipidomics is often used as an unbiased approach to complement
findings from other methodologies. An example is the evaluation of the mycolic acid transporter,
MmpL3, as a druggable target [110]. MmpL3 is an integral inner membrane transporter, with a role in
the export of mycolic acids to the periplasmic space in the biosynthesis of the mycobacterial cell wall.
Lipidomic analysis of mmpL3 M.tb knockdown mutants using thin layer chromatography of total lipids
revealed a fast decline in cell wall-bound mycolic acids and trehalose dimycolates. Combined with
confirmation of in vitro and in vivo essentiality, this study confirmed the mycolic acid transporter
MmpL3, as a validated druggable target for M.tb drug discovery. Similarly, lipidomics, alongside
genomics and transcriptomics, characterized the mode of action of HC2091, a novel compound that
likely targets MmpL3. M.tb HC2091-resistant mutants were shown to have SNPs in the mmpL3
gene, likely conferring drug resistance. Thin layer chromatography of the total extractable lipids
from HC2091-treated M.tb cultures supplemented with radiolabelled-sodium acetate demonstrated
a dose-dependent reduction in trehalose dimycolate accumulation with increasing concentration of
HC2091. In combination with transcriptional profiling of HC2091-treated bacilli, the authors confirmed
that HC2091 targets MmpL3 through a mechanism distinct from other MmpL3 inhibitors [66].
Lipidomics, therefore, often in combination with other omics approaches, is an effective tool, especially
in the interrogation of cell wall biosynthetic pathways, a rich source of druggable M.tb targets.
7. Future Outlook and Conclusions
This review has focused on established mycobacterial omics technologies and their application to
the early stages of M.tb drug discovery. New omics are emerging that will contribute to future drug
development; for example, glycomics, the study of all glycans in a biological system. Glycans are vital
in a broad range of processes, their direct recognition by glycan-binding proteins is important for many
processes that may be essential and druggable. Recently, Kavunja et al. used a glycomics approach
to identify mycolate-interacting proteins associated with synthesis and remodeling of the membrane
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in M. smegmatis that could lead to the validation of novel therapeutic targets [111]. Such techniques
offer unique opportunities for biological discovery and new target identification that will expand as
methodologies develop to increase sensitivity and reduce complexity.
The strength of omics technologies is multiplied when used in combination to understand bacterial
metabolism and pathogenicity, leading to a true systems approach to antimicrobial drug discovery.
This requires the development and maintenance of bioinformatics tools, data repositories, integration
and visualization platforms. Recent initiatives in data-sharing not only showcase multi-omics
studies but also aim to make omics datasets more readily accessible to the research community [112].
Increased accessibility alongside significant reductions in the cost of omics technologies and advances
in data analysis platforms [113], both for data management and for improving ease-of-use, ensure
that omics are ubiquitous in drug discovery, preclinical and clinical development programs across
academia and pharma [114]. Where M.tb-focused omics technologies are combined with human omics
systems in a quantitative pharmacology approach to finding and delivering new therapeutics.
The unsupervised nature of omics approaches and the separation from a priori hypotheses places
omics technologies in unique and vital roles in the drug development process. For multi-omics to become
fully incorporated into the drug development pipeline the challenge remains to move more quickly
from initial target identification to target validation in target-based discovery, and in compound-first
approaches to scale up mode of action studies to integrate with medium/high-throughput screening.
Omics platforms have contributed significantly to the development of the most recent M.tb drugs
brought to market and to multiple drug candidates now in clinical trials, alongside providing insights
into M.tb physiology, drug action and drug resistance. Omics methodologies have become valuable
tools in the search for new antimicrobial drugs that are becoming increasingly important to find.
Author Contributions: Conceptualization; Writing; Review and Editing, A.G., D.C., L.M.W. and S.J.W. All authors
have read and agreed to the published version of the manuscript.
Funding: This research was funded by the National Centre for the Replacement, Refinement and Reduction
of Animals in Research (NC3Rs), grant number NC/R001669/1; and the Wellcome Trust Institutional Strategic
Support Fund, project G2306, grant number 192470.
Conflicts of Interest: The authors declare no conflict of interest. The funders had no role in the design of the
study; in the collection, analyses, or interpretation of data; in the writing of the manuscript, or in the decision to
publish the results.

References
1.
2.
3.
4.
5.
6.
7.

8.

World Health Organization. Global Tuberculosis Report. 2019. Available online: https://www.who.int/tb/
publications/global_report/en/ (accessed on 24 May 2020).
The Working Group for New TB Drugs. New Drugs for TB Clinical Pipeline. Available online: https:
//www.newtbdrugs.org/pipeline/clinical (accessed on 26 May 2020).
Zumla, A.; Nahid, P.; Cole, S.T. Advances in the development of new tuberculosis drugs and treatment
regimens. Nat. Rev. Drug Discov. 2013, 12, 388–404. [CrossRef]
Shetye, G.S.; Franzblau, S.G.; Cho, S. New tuberculosis drug targets, their inhibitors, and potential therapeutic
impact. Transl. Res. 2020, 220, 68–97. [CrossRef]
Wellington, S.; Hung, D.T. The expanding diversity of Mycobacterium tuberculosis drug targets. ACS Infect. Dis.
2018, 4, 696–714. [CrossRef] [PubMed]
Hasin, Y.; Seldin, M.; Lusis, A. Multi-omics approaches to disease. Genome Biol. 2017, 18, 1–15. [CrossRef]
[PubMed]
Makarov, V.; Manina, G.; Mikusova, K.; Mollmann, U.; Ryabova, O.; Saint-Joanis, B.; Dhar, N.; Pasca, M.R.;
Buroni, S.; Lucarelli, A.P.; et al. Benzothiazinones kill Mycobacterium tuberculosis by blocking arabinan
synthesis. Science 2009, 324, 801–804. [CrossRef] [PubMed]
Cole, S.T.; Brosch, R.; Parkhill, J.; Garnier, T.; Churcher, C.; Harris, D.; Gordon, S.V.; Eiglmeier, K.; Gas, S.;
Barry, C.E., 3rd; et al. Deciphering the biology of Mycobacterium tuberculosis from the complete genome
sequence. Nature 1998, 393, 537–544. [CrossRef] [PubMed]

Appl. Sci. 2020, 10, 4629

9.
10.

11.
12.
13.

14.
15.
16.

17.

18.
19.

20.

21.

22.
23.

24.

25.

26.
27.

28.

29.

15 of 20

Mazandu, G.K.; Mulder, N.J. Function prediction and analysis of Mycobacterium tuberculosis hypothetical
proteins. Int. J. Mol. Sci. 2012, 13, 7283–7302. [CrossRef]
Niemann, S.; Köser, C.U.; Gagneux, S.; Plinke, C.; Homolka, S.; Bignell, H.; Carter, R.J.; Cheetham, R.K.;
Cox, A.; Gormley, N.A.; et al. Genomic diversity among drug sensitive and multidrug resistant isolates of
Mycobacterium tuberculosis with identical DNA fingerprints. PLoS ONE 2008, 4, 1–7. [CrossRef]
Sloan Siegrist, M.; Rubin, E.M. Phage transposon mutagenesis. In Methods in Molecular Biology, 2nd ed.;
Humana Press: New York, NY, USA, 2009; pp. 311–325. [CrossRef]
Sassetti, C.M.; Boyd, D.H.; Rubin, E.J. Comprehensive identification of conditionally essential genes in
mycobacteria. Proc. Natl. Acad. Sci. USA 2001, 98, 12712–12717. [CrossRef]
DeJesus, M.A.; Gerrick, E.R.; Xu, W.; Park, S.W.; Long, J.E.; Boutte, C.C.; Rubin, E.J.; Schnappinger, D.;
Ehrt, S.; Fortune, S.M.; et al. Comprehensive essentiality analysis of the Mycobacterium tuberculosis genome
via saturating transposon mutagenesis. mBio 2017, 8, 1–17. [CrossRef]
Sassetti, C.M.; Boyd, D.H.; Rubin, E.J. Genes required for mycobacterial growth defined by high density
mutagenesis. Mol. Microbiol. 2003, 48, 77–84. [CrossRef] [PubMed]
Zhang, Y.; Morar, M.; Ealick, S.E. Structural biology of the purine biosynthetic pathway. Cell Mol. Life Sci.
2008, 65, 3699–3724. [CrossRef] [PubMed]
Russell, D.G.; Lee, W.; Tan, S.; Sukumar, N.; Podinovskaia, M.; Fahey, R.J.; Vanderven, B.C. The Sculpting
of the Mycobacterium tuberculosis Genome by Host Cell-Derived Pressures. Microbiol. Spectr. 2014, 2, 1–18.
[CrossRef] [PubMed]
Barczak, A.K.; Avraham, R.; Singh, S.; Luo, S.S.; Zhang, W.R.; Bray, M.A.; Hinman, A.E.; Thompson, M.;
Nietupski, R.M.; Golas, A.; et al. Systematic, multiparametric analysis of Mycobacterium tuberculosis
intracellular infection offers insight into coordinated virulence. PLoS Pathog. 2017, 13, 1–27. [CrossRef]
Schnappinger, D. Genetic Approaches to Facilitate Antibacterial Drug Development. Cold Spring Harb.
Perspect. Med. 2015, 5, 1–15. [CrossRef]
Johnson, E.O.; LaVerriere, E.; Office, E.; Stanley, M.; Meyer, E.; Kawate, T.; Gomez, J.E.; Audette, R.E.;
Bandyopadhyay, N.; Betancourt, N.; et al. Large-scale chemical-genetics yields new M. tuberculosis inhibitor
classes. Nature 2019, 571, 72–78. [CrossRef]
World Health Organization. Guidelines for Treatment of Drug-Susceptible Tuberculosis and Patient
Care. 2017. Update. Available online: https://www.who.int/tb/publications/2017/dstb_guidance_2017/en
(accessed on 26 May 2020).
Qi, L.S.; Larson, M.H.; Gilbert, L.A.; Doudna, J.A.; Weissman, J.S.; Arkin, A.P.; Lim, W.A. Repurposing CRISPR
as an RNA-guided platform for sequence-specific control of gene expression. Cell 2013, 152, 1173–1183.
[CrossRef]
Rock, J. Tuberculosis drug discovery in the CRISPR era. PLoS Pathog. 2019, 15, 1–10. [CrossRef]
Gandotra, S.; Schnappinger, D.; Monteleone, M.; Hillen, W.; Ehrt, S. In vivo gene silencing identifies the
Mycobacterium tuberculosis proteasome as essential for the bacteria to persist in mice. Nat. Med. 2007,
13, 1515–1520. [CrossRef]
Rock, J.M.; Hopkins, F.F.; Chavez, A.; Diallo, M.; Chase, M.R.; Gerrick, E.R.; Pritchard, J.R.; Church, G.M.;
Rubin, E.J.; Sassetti, C.M.; et al. Programmable transcriptional repression in mycobacteria using an orthogonal
CRISPR interference platform. Nat. Microbiol. 2017, 2, 1–21. [CrossRef]
Li, R.; Sirawaraporn, R.; Chitnumsub, P.; Sirawaraporn, W.; Wooden, J.; Athappilly, F.; Turley, S.; Hol, W.G.
Three-dimensional structure of M. tuberculosis dihydrofolate reductase reveals opportunities for the design
of novel tuberculosis drugs. J. Mol. Biol. 2000, 295, 307–323. [CrossRef] [PubMed]
Shiloh, M.U.; Champion, P.A. To catch a killer. What can mycobacterial models teach us about Mycobacterium
tuberculosis pathogenesis? Curr. Opin. Microbiol. 2010, 13, 86–92. [CrossRef]
Haeussler, M.; Schonig, K.; Eckert, H.; Eschstruth, A.; Mianne, J.; Renaud, J.B.; Schneider-Maunoury, S.;
Shkumatava, A.; Teboul, L.; Kent, J.; et al. Evaluation of off-target and on-target scoring algorithms and
integration into the guide RNA selection tool CRISPOR. Genome Biol. 2016, 17, 1–12. [CrossRef] [PubMed]
Tsai, S.Q.; Zheng, Z.; Nguyen, N.T.; Liebers, M.; Topkar, V.V.; Thapar, V.; Wyvekens, N.; Khayter, C.;
Iafrate, A.J.; Le, L.P.; et al. GUIDE-seq enables genome-wide profiling of off-target cleavage by CRISPR-Cas
nucleases. Nat. Biotechnol. 2015, 33, 187–197. [CrossRef] [PubMed]
Galagan, J.E. Genomic insights into tuberculosis. Nat. Rev. Genet. 2014, 15, 307–320. [CrossRef] [PubMed]

Appl. Sci. 2020, 10, 4629

30.

31.
32.

33.
34.

35.

36.
37.

38.
39.
40.

41.

42.
43.
44.

45.

46.

47.

48.

49.

16 of 20

Andries, K.; Verhasselt, P.; Guillemont, J.; Gohlmann, H.W.; Neefs, J.M.; Winkler, H.; Van Gestel, J.;
Timmerman, P.; Zhu, M.; Lee, E.; et al. A diarylquinoline drug active on the ATP synthase of Mycobacterium
tuberculosis. Science 2005, 307, 223–227. [CrossRef]
Kundu, S.; Biukovic, G.; Gruber, G.; Dick, T. Bedaquiline Targets the epsilon Subunit of Mycobacterial F-ATP
Synthase. Antimicrob. Agents Chemother. 2016, 60, 6977–6979. [CrossRef]
Almeida, D.; Ioerger, T.; Tyagi, S.; Li, S.Y.; Mdluli, K.; Andries, K.; Grosset, J.; Sacchettini, J.; Nuermberger, E.
Mutations in pepQ Confer Low-Level Resistance to Bedaquiline and Clofazimine in Mycobacterium tuberculosis.
Antimicrob. Agents Chemother. 2016, 60, 4590–4599. [CrossRef]
Rybniker, J.; Vocat, A.; Sala, C.; Busso, P.; Pojer, F.; Benjak, A.; Cole, S.T. Lansoprazole is an antituberculous
prodrug targeting cytochrome bc1. Nat. Commun. 2015, 6, 1–8. [CrossRef]
Rybniker, J.; Kohl, T.A.; Barilar, I.; Niemann, S. No Evidence for Acquired Mutations Associated with
Cytochrome bc 1 Inhibitor Resistance in 13,559 Clinical Mycobacterium tuberculosis Complex Isolates.
Antimicrob. Agents Chemother. 2019, 63, 1–3. [CrossRef]
Ling, L.L.; Schneider, T.; Peoples, A.J.; Spoering, A.L.; Engels, I.; Conlon, B.P.; Mueller, A.; Schaberle, T.F.;
Hughes, D.E.; Epstein, S.; et al. A new antibiotic kills pathogens without detectable resistance. Nature 2015,
517, 455–459. [CrossRef] [PubMed]
Piddock, L.J. Teixobactin, the first of a new class of antibiotics discovered by iChip technology? J. Antimicrob.
Chemother. 2015, 70, 2679–2680. [CrossRef] [PubMed]
Allix-Beguec, C.; Arandjelovic, I.; Bi, L.; Beckert, P.; Bonnet, M.; Bradley, P.; Cabibbe, A.M.; Cancino-Munoz, I.;
et al.; CRyPTIC Consortium; The 100000 Genomes Project Prediction of Susceptibility to First-Line Tuberculosis
Drugs by DNA Sequencing. N. Engl. J. Med. 2018, 379, 1403–1415. [CrossRef]
Vilcheze, C.; Jacobs, W.R., Jr. Resistance to Isoniazid and Ethionamide in Mycobacterium tuberculosis: Genes,
Mutations, and Causalities. Microbiol. Spectr. 2014, 2, 1–21. [CrossRef] [PubMed]
Newton, G.L.; Buchmeier, N.; Fahey, R.C. Biosynthesis and functions of mycothiol, the unique protective
thiol of Actinobacteria. Microbiol. Mol. Biol. Rev. 2008, 72, 471–494. [CrossRef]
Vilcheze, C.; Av-Gay, Y.; Attarian, R.; Liu, Z.; Hazbon, M.H.; Colangeli, R.; Chen, B.; Liu, W.; Alland, D.;
Sacchettini, J.C.; et al. Mycothiol biosynthesis is essential for ethionamide susceptibility in Mycobacterium
tuberculosis. Mol. Microbiol. 2008, 69, 1316–1329. [CrossRef]
Vilcheze, C.; Av-Gay, Y.; Barnes, S.W.; Larsen, M.H.; Walker, J.R.; Glynne, R.J.; Jacobs, W.R., Jr. Coresistance to
isoniazid and ethionamide maps to mycothiol biosynthetic genes in Mycobacterium bovis. Antimicrob. Agents
Chemother. 2011, 55, 4422–4423. [CrossRef]
Zhang, Y.; Heym, B.; Allen, B.; Young, D.; Cole, S. The catalase-peroxidase gene and isoniazid resistance of
Mycobacterium tuberculosis. Nature 1992, 358, 591–593. [CrossRef]
DeBarber, A.E.; Mdluli, K.; Bosman, M.; Bekker, L.G.; Barry, C.E., 3rd. Ethionamide activation and sensitivity
in multidrug-resistant Mycobacterium tuberculosis. Proc. Natl. Acad. Sci. USA 2000, 97, 9677–9682. [CrossRef]
Xu, X.; Vilcheze, C.; Av-Gay, Y.; Gomez-Velasco, A.; Jacobs, W.R., Jr. Precise null deletion mutations of
the mycothiol synthesis genes reveal their role in isoniazid and ethionamide resistance in Mycobacterium
smegmatis. Antimicrob. Agents Chemother. 2011, 55, 3133–3139. [CrossRef]
Banerjee, A.; Dubnau, E.; Quemard, A.; Balasubramanian, V.; Um, K.S.; Wilson, T.; Collins, D.; de Lisle, G.;
Jacobs, W.R., Jr. inhA, a gene encoding a target for isoniazid and ethionamide in Mycobacterium tuberculosis.
Science 1994, 263, 227–230. [CrossRef] [PubMed]
Hartkoorn, R.C.; Uplekar, S.; Cole, S.T. Cross-resistance between clofazimine and bedaquiline through
upregulation of MmpL5 in Mycobacterium tuberculosis. Antimicrob. Agents Chemother. 2014, 58, 2979–2981.
[CrossRef] [PubMed]
Radhakrishnan, A.; Kumar, N.; Wright, C.C.; Chou, T.H.; Tringides, M.L.; Bolla, J.R.; Lei, H.T.;
Rajashankar, K.R.; Su, C.C.; Purdy, G.E.; et al. Crystal structure of the transcriptional regulator Rv0678 of
Mycobacterium tuberculosis. J. Biol. Chem. 2014, 289, 16526–16540. [CrossRef] [PubMed]
Villellas, C.; Coeck, N.; Meehan, C.J.; Lounis, N.; de Jong, B.; Rigouts, L.; Andries, K. Unexpected high
prevalence of resistance-associated Rv0678 variants in MDR-TB patients without documented prior use of
clofazimine or bedaquiline. J. Antimicrob. Chemother. 2017, 72, 684–690. [CrossRef]
Melief, E.; Kokoczka, R.; Files, M.; Bailey, M.A.; Alling, T.; Li, H.; Ahn, J.; Misquith, A.; Korkegian, A.;
Roberts, D.; et al. Construction of an overexpression library for Mycobacterium tuberculosis. Biol. Methods Protoc.
2018, 3, 1–9. [CrossRef]

Appl. Sci. 2020, 10, 4629

50.

51.

52.

53.

54.

55.
56.

57.
58.

59.

60.

61.

62.

63.

64.

65.

66.

17 of 20

Schnappinger, D.; Ehrt, S.; Voskuil, M.I.; Liu, Y.; Mangan, J.A.; Monahan, I.M.; Dolganov, G.; Efron, B.;
Butcher, P.D.; Nathan, C.; et al. Transcriptional Adaptation of Mycobacterium tuberculosis within Macrophages:
Insights into the Phagosomal Environment. J. Exp. Med. 2003, 198, 693–704. [CrossRef]
Rienksma, R.A.; Suarez-Diez, M.; Mollenkopf, H.J.; Dolganov, G.M.; Dorhoi, A.; Schoolnik, G.K.; Martins Dos
Santos, V.A.; Kaufmann, S.H.; Schaap, P.J.; Gengenbacher, M. Comprehensive insights into transcriptional
adaptation of intracellular mycobacteria by microbe-enriched dual RNA sequencing. BMC Genom. 2015,
16, 1–15. [CrossRef]
Garton, N.J.; Waddell, S.J.; Sherratt, A.L.; Lee, S.M.; Smith, R.J.; Senner, C.; Hinds, J.; Rajakumar, K.;
Adegbola, R.A.; Besra, G.S.; et al. Cytological and transcript analyses reveal fat and lazy persister-like bacilli
in tuberculous sputum. PLoS Med. 2008, 5, 634–645. [CrossRef]
Tailleux, L.; Waddell, S.J.; Pelizzola, M.; Mortellaro, A.; Withers, M.; Tanne, A.; Castagnoli, P.R.; Gicquel, B.;
Stoker, N.G.; Butcher, P.D.; et al. Probing host pathogen cross-talk by transcriptional profiling of both
Mycobacterium tuberculosis and infected human dendritic cells and macrophages. PLoS ONE 2008, 3, 1–14.
[CrossRef]
Botella, H.; Peyron, P.; Levillain, F.; Poincloux, R.; Poquet, Y.; Brandli, I.; Wang, C.; Tailleux, L.; Tilleul, S.;
Charriere, G.M.; et al. Mycobacterial p(1)-type ATPases mediate resistance to zinc poisoning in human
macrophages. Cell Host Microbe. 2011, 10, 248–259. [CrossRef]
Rustad, T.R.; Harrell, M.I.; Liao, R.; Sherman, D.R. The enduring hypoxic response of Mycobacterium
tuberculosis. PLoS ONE 2008, 3, 1–8. [CrossRef] [PubMed]
Salina, E.G.; Waddell, S.J.; Hoffmann, N.; Rosenkrands, I.; Butcher, P.D.; Kaprelyants, A.S. Potassium
availability triggers Mycobacterium tuberculosis transition to, and resuscitation from, non-culturable (dormant)
states. Open Biol. 2014, 4, 1–15. [CrossRef] [PubMed]
Talaat, A.M.; Lyons, R.; Howard, S.T.; Johnston, S.A. The temporal expression profile of Mycobacterium
tuberculosis infection in mice. Proc. Natl. Acad. Sci. USA 2004, 101, 4602–4607. [CrossRef] [PubMed]
Talaat, A.M.; Ward, S.K.; Wu, C.W.; Rondon, E.; Tavano, C.; Bannantine, J.P.; Lyons, R.; Johnston, S.A.
Mycobacterial bacilli are metabolically active during chronic tuberculosis in murine lungs: Insights from
genome-wide transcriptional profiling. J. Bacteriol. 2007, 189, 4265–4274. [CrossRef]
Rachman, H.; Strong, M.; Ulrichs, T.; Grode, L.; Schuchhardt, J.; Mollenkopf, H.; Kosmiadi, G.A.; Eisenberg, D.;
Kaufmann, S.H. Unique transcriptome signature of Mycobacterium tuberculosis in pulmonary tuberculosis.
Infect. Immun. 2006, 74, 1233–1242. [CrossRef] [PubMed]
Pethe, K.; Sequeira, P.C.; Agarwalla, S.; Rhee, K.; Kuhen, K.; Phong, W.Y.; Patel, V.; Beer, D.; Walker, J.R.;
Duraiswamy, J.; et al. A chemical genetic screen in Mycobacterium tuberculosis identifies carbon-source-dependent
growth inhibitors devoid of in vivo efficacy. Nat. Commun. 2010, 1, 1–8. [CrossRef] [PubMed]
Wilson, M.; DeRisi, J.; Kristensen, H.H.; Imboden, P.; Rane, S.; Brown, P.O.; Schoolnik, G.K. Exploring
drug-induced alterations in gene expression in Mycobacterium tuberculosis by microarray hybridization.
Proc. Natl. Acad. Sci. USA 1999, 96, 12833–12838. [CrossRef] [PubMed]
Betts, J.C.; McLaren, A.; Lennon, M.G.; Kelly, F.M.; Lukey, P.T.; Blakemore, S.J.; Duncan, K. Signature gene
expression profiles discriminate between isoniazid-, thiolactomycin-, and triclosan-treated Mycobacterium
tuberculosis. Antimicrob. Agents Chemother. 2003, 47, 2903–2913. [CrossRef]
Waddell, S.J.; Stabler, R.A.; Laing, K.; Kremer, L.; Reynolds, R.C.; Besra, G.S. The use of microarray analysis to
determine the gene expression profiles of Mycobacterium tuberculosis in response to anti-bacterial compounds.
Tuberculosis 2004, 84, 263–274. [CrossRef] [PubMed]
Boshoff, H.I.; Myers, T.G.; Copp, B.R.; McNeil, M.R.; Wilson, M.A.; Barry, C.E., 3rd. The transcriptional
responses of Mycobacterium tuberculosis to inhibitors of metabolism: Novel insights into drug mechanisms of
action. J. Biol. Chem. 2004, 279, 40174–40184. [CrossRef]
Liang, J.; Zeng, F.; Guo, A.; Liu, L.; Guo, N.; Li, L.; Jin, J.; Wu, X.; Liu, M.; Zhao, D.; et al. Microarray analysis
of the chelerythrine-induced transcriptome of Mycobacterium tuberculosis. Curr. Microbiol. 2011, 62, 1200–1208.
[CrossRef]
Zheng, H.; Williams, J.T.; Coulson, G.B.; Haiderer, E.R.; Abramovitch, R.B. HC2091 Kills Mycobacterium
tuberculosis by Targeting the MmpL3 Mycolic Acid Transporter. Antimicrob. Agents Chemother. 2018, 62, 1–12.
[CrossRef]

Appl. Sci. 2020, 10, 4629

67.

68.

69.

70.

71.
72.

73.

74.
75.

76.

77.

78.
79.
80.
81.
82.
83.

84.

85.
86.

18 of 20

Foo, C.S.; Lupien, A.; Kienle, M.; Vocat, A.; Benjak, A.; Sommer, R.; Lamprecht, D.A.; Steyn, A.J.C.; Pethe, K.;
Piton, J.; et al. Arylvinylpiperazine Amides, a New Class of Potent Inhibitors Targeting QcrB of Mycobacterium
tuberculosis. mBio 2018, 9, 1–13. [CrossRef] [PubMed]
Lupien, A.; Foo, C.S.; Savina, S.; Vocat, A.; Piton, J.; Monakhova, N.; Benjak, A.; Lamprecht, D.A.;
Steyn, A.J.C.; Pethe, K.; et al. New 2-Ethylthio-4-methylaminoquinazoline derivatives inhibiting two
subunits of cytochrome bc1 in Mycobacterium tuberculosis. PLoS Pathog. 2020, 16, 1–19. [CrossRef] [PubMed]
Stover, C.K.; Warrener, P.; VanDevanter, D.R.; Sherman, D.R.; Arain, T.M.; Langhorne, M.H.; Anderson, S.W.;
Towell, J.A.; Yuan, Y.; McMurray, D.N.; et al. A small-molecule nitroimidazopyran drug candidate for the
treatment of tuberculosis. Nature 2000, 405, 962–966. [CrossRef] [PubMed]
Singh, R.; Manjunatha, U.; Boshoff, H.I.; Ha, Y.H.; Niyomrattanakit, P.; Ledwidge, R.; Dowd, C.S.; Lee, I.Y.;
Kim, P.; Zhang, L.; et al. PA-824 kills nonreplicating Mycobacterium tuberculosis by intracellular NO release.
Science 2008, 322, 1392–1395. [CrossRef]
Manjunatha, U.; Boshoff, H.I.; Barry, C.E. The mechanism of action of PA-824: Novel insights from
transcriptional profiling. Commun. Integr. Biol. 2009, 2, 215–218. [CrossRef]
Van den Bossche, A.; Varet, H.; Sury, A.; Sismeiro, O.; Legendre, R.; Coppee, J.Y.; Mathys, V.; Ceyssens, P.J.
Transcriptional profiling of a laboratory and clinical Mycobacterium tuberculosis strain suggests respiratory
poisoning upon exposure to delamanid. Tuberculosis 2019, 117, 18–23. [CrossRef]
Boot, M.; Commandeur, S.; Subudhi, A.K.; Bahira, M.; Smith, T.C., 2nd; Abdallah, A.M.; van Gemert, M.;
Lelievre, J.; Ballell, L.; Aldridge, B.B.; et al. Accelerating Early Antituberculosis Drug Discovery by Creating
Mycobacterial Indicator Strains That Predict Mode of Action. Antimicrob. Agents Chemother. 2018, 62, 1–16.
[CrossRef]
Peterson, E.J.R.; Ma, S.; Sherman, D.R.; Baliga, N.S. Network analysis identifies Rv0324 and Rv0880 as
regulators of bedaquiline tolerance in Mycobacterium tuberculosis. Nat. Microbiol. 2016, 1, 16078. [CrossRef]
Ma, S.; Jaipalli, S.; Larkins-Ford, J.; Lohmiller, J.; Aldridge, B.B.; Sherman, D.R.; Chandrasekaran, S.
Transcriptomic Signatures Predict Regulators of Drug Synergy and Clinical Regimen Efficacy against
Tuberculosis. mBio 2019, 10, 1–16. [CrossRef] [PubMed]
Honeyborne, I.; McHugh, T.D.; Kuittinen, I.; Cichonska, A.; Evangelopoulos, D.; Ronacher, K.; van
Helden, P.D.; Gillespie, S.H.; Fernandez-Reyes, D.; Walzl, G.; et al. Profiling persistent tubercule bacilli from
patient sputa during therapy predicts early drug efficacy. BMC Med. 2016, 14, 1–13. [CrossRef] [PubMed]
Walter, N.D.; Dolganov, G.M.; Garcia, B.J.; Worodria, W.; Andama, A.; Musisi, E.; Ayakaka, I.; Van, T.T.;
Voskuil, M.I.; de Jong, B.C.; et al. Transcriptional Adaptation of Drug-tolerant Mycobacterium tuberculosis
During Treatment of Human Tuberculosis. J. Infect. Dis. 2015, 212, 990–998. [CrossRef] [PubMed]
Bespyatykh, J.A.; Shitikov, E.A.; Ilina, E.N. Proteomics for the Investigation of Mycobacteria. Acta Nat. 2017,
9, 15–25. [CrossRef]
Vogel, C.; Marcotte, E.M. Insights into the regulation of protein abundance from proteomic and transcriptomic
analyses. Nat. Rev. Genet. 2012, 13, 227–232. [CrossRef] [PubMed]
Malen, H.; De Souza, G.A.; Pathak, S.; Softeland, T.; Wiker, H.G. Comparison of membrane proteins of
Mycobacterium tuberculosis H37Rv and H37Ra strains. BMC Microbiol. 2011, 11, 18. [CrossRef] [PubMed]
Rauniyar, N.; Yates, J.R., 3rd. Isobaric labeling-based relative quantification in shotgun proteomics.
J. Proteome. Res. 2014, 13, 5293–5309. [CrossRef]
Thompson, C.R.; Champion, M.M.; Champion, P.A. Quantitative N-Terminal Footprinting of Pathogenic
Mycobacteria Reveals Differential Protein Acetylation. J. Proteome. Res. 2018, 17, 3246–3258. [CrossRef]
Albrethsen, J.; Agner, J.; Piersma, S.R.; Hojrup, P.; Pham, T.V.; Weldingh, K.; Jimenez, C.R.; Andersen, P.;
Rosenkrands, I. Proteomic profiling of Mycobacterium tuberculosis identifies nutrient-starvation-responsive
toxin-antitoxin systems. Mol. Cell Proteom. 2013, 12, 1180–1191. [CrossRef]
Agarwal, S.; Ghosh, S.; Sharma, S.; Kaur, K.; Verma, I. Mycobacterium tuberculosis H37Rv expresses
differential proteome during intracellular survival within alveolar epithelial cells compared with macrophages.
Pathog. Dis. 2018, 76, 1–9. [CrossRef]
Kruh, N.A.; Troudt, J.; Izzo, A.; Prenni, J.; Dobos, K.M. Portrait of a pathogen: The Mycobacterium tuberculosis
proteome in vivo. PLoS ONE 2010, 5, 1–13. [CrossRef] [PubMed]
Sharma, D.; Bisht, D.; Khan, A.U. Potential Alternative Strategy against Drug Resistant Tuberculosis:
A Proteomics Prospect. Proteomes 2018, 6, 1–9. [CrossRef] [PubMed]

Appl. Sci. 2020, 10, 4629

87.

88.
89.

90.
91.

92.

93.

94.

95.

96.

97.

98.
99.

100.

101.
102.
103.
104.
105.

19 of 20

Meneguello, J.E.; Arita, G.S.; Silva, J.V.O.; Ghiraldi-Lopes, L.D.; Caleffi-Ferracioli, K.R.; Siqueira, V.L.D.;
Scodro, R.B.L.; Pilau, E.J.; Campanerut-Sa, P.A.Z.; Cardoso, R.F. Insight about cell wall remodulation triggered
by rifampicin in Mycobacterium tuberculosis. Tuberculosis 2020, 120, 1–5. [CrossRef] [PubMed]
Wilson, S.R.; Vehus, T.; Berg, H.S.; Lundanes, E. Nano-LC in proteomics: Recent advances and approaches.
Bioanalysis 2015, 7, 1799–1815. [CrossRef] [PubMed]
Sarkar, R.; Mdladla, C.; Macingwana, L.; Pietersen, R.D.; Ngwane, A.H.; Tabb, D.L.; van Helden, P.D.;
Wiid, I.; Baker, B. Proteomic analysis reveals that sulfamethoxazole induces oxidative stress in M. tuberculosis.
Tuberculosis 2018, 111, 78–85. [CrossRef]
Hinzke, T.; Kouris, A.; Hughes, R.A.; Strous, M.; Kleiner, M. More Is Not Always Better: Evaluation of 1D
and 2D-LC-MS/MS Methods for Metaproteomics. Front. Microbiol. 2019, 10, 1–13. [CrossRef]
Putim, C.; Phaonakrop, N.; Jaresitthikunchai, J.; Gamngoen, R.; Tragoolpua, K.; Intorasoot, S.; Anukool, U.;
Tharincharoen, C.S.; Phunpae, P.; Tayapiwatana, C.; et al. Secretome profile analysis of multidrug-resistant,
monodrug-resistant and drug-susceptible Mycobacterium tuberculosis. Arch. Microbiol. 2018, 200, 299–309.
[CrossRef]
de Carvalho, L.P.; Fischer, S.M.; Marrero, J.; Nathan, C.; Ehrt, S.; Rhee, K.Y. Metabolomics of Mycobacterium
tuberculosis reveals compartmentalized co-catabolism of carbon substrates. Chem. Biol. 2010, 17, 1122–1131.
[CrossRef]
Serafini, A.; Tan, L.; Horswell, S.; Howell, S.; Greenwood, D.J.; Hunt, D.M.; Phan, M.D.; Schembri, M.;
Monteleone, M.; Montague, C.R.; et al. Mycobacterium tuberculosis requires glyoxylate shunt and reverse
methylcitrate cycle for lactate and pyruvate metabolism. Mol. Microbiol. 2019, 112, 1284–1307. [CrossRef]
Agapova, A.; Serafini, A.; Petridis, M.; Hunt, D.M.; Garza-Garcia, A.; Sohaskey, C.D.; de Carvalho, L.P.S.
Flexible nitrogen utilisation by the metabolic generalist pathogen Mycobacterium tuberculosis. Elife 2019,
8, 1–22. [CrossRef]
Borah, K.; Beyss, M.; Theorell, A.; Wu, H.; Basu, P.; Mendum, T.A.; Nh, K.; Beste, D.J.V.; McFadden, J.
Intracellular Mycobacterium tuberculosis Exploits Multiple Host Nitrogen Sources during Growth in Human
Macrophages. Cell Rep. 2019, 29, 3580–3591. [CrossRef]
Dutta, N.K.; Klinkenberg, L.G.; Vazquez, M.J.; Segura-Carro, D.; Colmenarejo, G.; Ramon, F.;
Rodriguez-Miquel, B.; Mata-Cantero, L.; Porras-De Francisco, E.; Chuang, Y.M.; et al. Inhibiting the
stringent response blocks Mycobacterium tuberculosis entry into quiescence and reduces persistence. Sci. Adv.
2019, 5, 1–13. [CrossRef] [PubMed]
Zampieri, M.; Szappanos, B.; Buchieri, M.V.; Trauner, A.; Piazza, I.; Picotti, P.; Gagneux, S.; Borrell, S.;
Gicquel, B.; Lelievre, J.; et al. High-throughput metabolomic analysis predicts mode of action of
uncharacterized antimicrobial compounds. Sci. Transl. Med. 2018, 10, 1–13. [CrossRef] [PubMed]
Baptista, R.; Fazakerley, D.M.; Beckmann, M.; Baillie, L.; Mur, L.A.J. Untargeted metabolomics reveals a new
mode of action of pretomanid (PA-824). Sci. Rep. 2018, 8, 1–7. [CrossRef] [PubMed]
Wang, Z.; Soni, V.; Marriner, G.; Kaneko, T.; Boshoff, H.I.M.; Barry, C.E., 3rd; Rhee, K.Y. Mode-of-action
profiling reveals glutamine synthetase as a collateral metabolic vulnerability of M. tuberculosis to bedaquiline.
Proc. Natl. Acad. Sci. USA 2019, 116, 19646–19651. [CrossRef] [PubMed]
Chiaradia, L.; Lefebvre, C.; Parra, J.; Marcoux, J.; Burlet-Schiltz, O.; Etienne, G.; Tropis, M.; Daffe, M.
Dissecting the mycobacterial cell envelope and defining the composition of the native mycomembrane.
Sci. Rep. 2017, 7, 1–12. [CrossRef]
Wu, Z.; Shon, J.C.; Liu, K.H. Mass Spectrometry-based Lipidomics and Its Application to Biomedical Research.
J. Lifestyle Med. 2014, 4, 17–33. [CrossRef]
Griffiths, W.J.; Wang, Y. Mass spectrometry: From proteomics to metabolomics and lipidomics. Chem. Soc. Rev.
2009, 38, 1882–1896. [CrossRef]
Wenk, M.R. Lipidomics: New tools and applications. Cell 2010, 143, 888–895. [CrossRef]
Raghunandanan, S.; Jose, L.; Gopinath, V.; Kumar, R.A. Comparative label-free lipidomic analysis of
Mycobacterium tuberculosis during dormancy and reactivation. Sci. Rep. 2019, 9, 1–12. [CrossRef]
Zhao, Y.Y.; Wu, S.P.; Liu, S.; Zhang, Y.; Lin, R.C. Ultra-performance liquid chromatography-mass spectrometry
as a sensitive and powerful technology in lipidomic applications. Chem. Biol. Interact. 2014, 220, 181–192.
[CrossRef] [PubMed]

Appl. Sci. 2020, 10, 4629

20 of 20

106. Lefebvre, C.; Boulon, R.; Ducoux, M.; Gavalda, S.; Laval, F.; Jamet, S.; Eynard, N.; Lemassu, A.; Cam, K.;
Bousquet, M.P.; et al. HadD, a novel fatty acid synthase type II protein, is essential for alpha- and
epoxy-mycolic acid biosynthesis and mycobacterial fitness. Sci. Rep. 2018, 8, 1–15. [CrossRef] [PubMed]
107. Lefebvre, C.; Frigui, W.; Slama, N.; Lauzeral-Vizcaino, F.; Constant, P.; Lemassu, A.; Parish, T.; Eynard, N.;
Daffe, M.; Brosch, R.; et al. Discovery of a novel dehydratase of the fatty acid synthase type II critical for
ketomycolic acid biosynthesis and virulence of Mycobacterium tuberculosis. Sci. Rep. 2020, 10, 1–12. [CrossRef]
[PubMed]
108. Sharma, S.; Hameed, S.; Fatima, Z. Lipidomic insights to understand membrane dynamics in response to
vanillin in Mycobacterium smegmatis. Int. Microbiol. 2020, 23, 263–276. [CrossRef] [PubMed]
109. Howard, N.C.; Marin, N.D.; Ahmed, M.; Rosa, B.A.; Martin, J.; Bambouskova, M.; Sergushichev, A.;
Loginicheva, E.; Kurepina, N.; Rangel-Moreno, J.; et al. Mycobacterium tuberculosis carrying a rifampicin drug
resistance mutation reprograms macrophage metabolism through cell wall lipid changes. Nat. Microbiol.
2018, 3, 1099–1108. [CrossRef]
110. Li, W.; Obregon-Henao, A.; Wallach, J.B.; North, E.J.; Lee, R.E.; Gonzalez-Juarrero, M.; Schnappinger, D.;
Jackson, M. Therapeutic Potential of the Mycobacterium tuberculosis Mycolic Acid Transporter, MmpL3.
Antimicrob. Agents Chemother. 2016, 60, 5198–5207. [CrossRef]
111. Kavunja, H.W.; Biegas, K.J.; Banahene, N.; Stewart, J.A.; Piligian, B.F.; Groenevelt, J.M.; Sein, C.E.; Morita, Y.S.;
Niederweis, M.; Siegrist, M.S.; et al. Photoactivatable Glycolipid Probes for Identifying Mycolate-Protein
Interactions in Live Mycobacteria. J. Am. Chem. Soc. 2020, 142, 7725–7731. [CrossRef]
112. Conesa, A.; Beck, S. Making multi-omics data accessible to researchers. Sci. Data 2019, 6, 1–4. [CrossRef]
113. Ulfenborg, B. Vertical and horizontal integration of multi-omics data with miodin. BMC Bioinform. 2019,
20, 1–10. [CrossRef]
114. Pinu, F.R.; Beale, D.J.; Paten, A.M.; Kouremenos, K.; Swarup, S.; Schirra, H.J.; Wishart, D. Systems Biology
and Multi-Omics Integration: Viewpoints from the Metabolomics Research Community. Metabolites 2019,
9, 1–31. [CrossRef]
© 2020 by the authors. Licensee MDPI, Basel, Switzerland. This article is an open access
article distributed under the terms and conditions of the Creative Commons Attribution
(CC BY) license (http://creativecommons.org/licenses/by/4.0/).

